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A B S T R A C T

The Alps have historically been crossed by populations moving between northern and southern
Europe for various purposes. Testimonies of such human presence were long preserved from de-
composition being covered and protected by perennial ice and snow. However, with ongoing cli-
mate change, large portion of these permanent snowed and frozen areas are being freed up expos-
ing artifacts to rapid deterioration. Consequently, archaeologists are requiring new methods to
monitor the cryosphere enabling them to efficiently identify potential areas of conservation and
protection of archaeological remains. Herein, we used a 34-year satellite-derived time-series of
snow cover estimates to identify potential zones for conservation of archaeological remains in the
Valais alpine region (Switzerland). Findings suggest that over the considered analysis period
(1984–2018), snow cover has declined of about 15% during the summer maximum melting sea-
son releasing a surface of approximately 45 km2 in the study area. Moreover, crossing snow prob-
abilities with Topographic Position Index (TPI) and slope data allowed to compute an Archaeo-
logical Potential (AP) map to derive zones with high potential of current or imminent release of
archaeological remains. Combining this map with density of wood artifacts found on the field in a
test area showed that 92.5% are inside identified receding snow/ice areas. Results of this analysis
demonstrate that the proposed methodology can be a valid approach to monitor snow/ice mini-
mum extension and identify perennial snowed and iced fields with archaeological potential. It
provides the basis for defining new archaeological protection areas, preventing the loss of threat-
ened ancient organic remains and enhances future field research campaigns in mountainous re-
gions.

1. Introduction
Often perceived as a hostile and lifeless environment, mountainous high reliefs and remote areas covered by snow and ice have

nevertheless been valuable thoroughfare for past populations. The Alps, which separate northern and southern Europe, are not an ex-
ception. They have long been crossed by people for migration, military, trade, raw material collection, hunting or agropastoral pur-
poses. Covered and protected by ice and snow, testimonies of human presence were then preserved from decomposition. The cryos-
phere, the frozen water part of the Earth System, includes glaciers, snow covered areas and perennial ice fields that can preserve or-
ganic artifacts over several millennia. As they are characterized by favorable conditions of altitude and climate, the Swiss Alps have
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proved a great potential for conservation of such archaeological remains (Curdy and Nicod 2019). Notable locations encompass
Graubünden (Kaufmann 1996), Bern (Hafner 2012), and Valais/Wallis (Andenmatten & Aberson 2019; Eschmann Richon et al.,
2016) cantons, where numerous discoveries of organic objects or human bones revealed a regular presence on alpine ridges from the
Neolithic period to modern times (Grosjean et al., 2007; Rogers et al. 2014).

Mountains are among the most sensitive and affected by climate change (Mountain Research Initiative EDW Working Group,
2015). Various studies show evidences that warming rates are amplified at high altitude with related reduction of glaciers’ mass and
snow cover extension as well as duration and quantity (Beniston et al., 2018; Adler et al., 2018). As a consequence of ongoing climate
change, permanent snow covered areas have significantly decreased over the Alps during the last decades and large portion of the
alpine cryosphere are being freed up (Giuliani et al., 2020; Poussin et al., 2019; Dhu et al., 2019). Since artifacts released from glaci-
ers or ice fields are exposed to rapid deterioration, they must be collected shortly after the melting of ice or snow (Andrews, 2012;
Rogers et al. 2014). Artifacts discoveries remain rare, as they mainly occur during field surveys campaigns or follow occasional re-
ports by hikers. Therefore, archaeologists have a strong interest for innovative methods and tools helping them to monitor the cryos-
phere and identify potential areas of interest for investigation.

Remote sensing is increasingly used in archaeology to obtain data and information that is not possible with traditional archaeolog-
ical investigation techniques (Luo et al., 2019; Bassier et al., 2018; Alexakis et al., 2012). However, to our knowledge, only few re-
searches are conducted to identify potential zones of investigation related to decrease of snow in mountainous areas (Andrews, 2012).
With the advent of high-performance computing and satellite imagery available under open data licenses it is now possible to effi-
ciently analyze large volume of satellite Earth Observations (EO) data (Howey et al., 2020) and generate time-series of medium-to-
high spatial and temporal resolution snow cover maps to continuously monitor its evolution in mountainous remote areas (Gascoin et
al., 2019, 2020; Dietz et al., 2012).

To determine such snow cover evolution, and due to the difficulties of monitoring high-altitude environments with in-situ station
networks, satellite EO data can be valuable option to complement scattered in-situ measurements (Thornton et al., 2021). Indeed, sig-
nificant amount of satellite data are openly and freely available from EO programmes such as Landsat for more than 40 years (Zhu et
al., 2019). With their global coverage and regular acquisitions it is therefore possible to monitor snow cover spatial and temporal
variability through dense time-series observations (Gascoin et al., 2019; Crawford et al., 2013; Hüsler et al., 2014; Berman et al.,
2018). Various applications of satellite EO data have demonstrated the benefits of remotely-sensed snow cover products (Li et al.,
2019). They usually take advantage of the spectral properties of snow with high reflectance in the visible part of the spectrum and the
very low reflectance in the shortwave infrared (SWIR) (Härer et al., 2018). It is now even possible to provide near real-time informa-
tion on snow cover (and other geophysical variables) using the European Coperncius Sentinel's that provide images every 5 days at
10m resolution (Karbou et al., 2021; Gascoin et al., 2019; Berger et al., 2012).

Based on these considerations, we propose a methodology using time-series of satellite imagery for the identification of perennial
snow and ice areas with a potential of conservation of archaeological remains. This work aims at providing a tool for yearly monitor-
ing of ice/snow minimum cover enabling identification of perennial snowfields or icefields with an archaeological potential and thus
preventing the loss of threatened ancient organic remains. The method was applied on a test area located near the Annibal Pass in the
Valais Alps which is an important location for archaeological discoveries under current investigation (supplementary material 1).

This paper describes the methodology and implementation (section 2) to compute the probability to find snow and identify poten-
tial areas of interest; presents the main results and discuss benefits, limitations, and perspectives (section 3) of the proposed approach;
before concluding with some lessons learnt and way forward towards an operational service (section 4).

2. Methodology & implementation
We present hereafter the four different steps of the proposed methodology used to determine area with high potential of archaeo-

logical conservation (Fig. 1). The overall objective is to identify permanent snow and/or ice fields using satellite images and therefore
potentially conserve archaeological artifacts, as well as to assess the areas where the perennial cryosphere shows recent surface reduc-
tion trends and thus where glacial archaeological heritage may soon disappear. First is to access and analyze satellite imagery over
the study area to produce annual snow cover maps for the summer season. Then second, apply thresholds and masks to extract the
yearly minimum snow cover extension. Third, compute the probability to find snow and finally the last step intersect the probabilities
maps with topographic and archaeological data to identify areas of interest. For this last step, the following three criteria have been
applied to identify potential areas of conservation of archaeological remains to compute the Archaeological Potential:
• criteria 1(C1): Snow probability (2003–2018) - Snow probability (1984–2002) < 0
• criteria 2 (C2): Slope <35°
• criteria 3 (C3): TPI <0

Archaeological Potential (AP) = C1 *C2 *C3 (1)

Further details on the different processing steps presented in Fig. 1 are provided in the following sub-sections.

2.1. Accessing and processing Landsat 5-7-8 and Sentinel-2 satellite imagery
Since 2016, Switzerland has a unique satellite EO data archive covering the entire country (Chatenoux et al., 2021). The Swiss

Data Cube (SDC) is an analytical cloud-based platform enabling users to discover, access and analyze 38 years (1984–2022) of optical
(e.g. Landsat 5-7-8; Sentinel-2 A/B) and radar (e.g. Sentinel-1 A/B) satellite EO Analysis Ready Data (ARD) over Switzerland (Giuliani
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Fig. 1. General overview of the proposed methodology to compute the Archaeological Potential.

et al. 2017, 2018; Truckenbrodt et al., 2019). This platform aims at lowering the barriers (e.g., time and scientific knowledge) to run
national-scale analyses of large volumes of consistently calibrated and spatially aligned remotely-sensed observations. For a detailed
description of Landsat and Sentinel-2 data, please refer to Chatenoux et al. (2021)In order to automate the generation of consistent
and comparable ARD products (e.g. surface reflectance and normalized terrain-flattened backscatter composites), the Swiss Data
Cube uses the Live Monitoring of Earth Surface (LiMES) framework, which helps to search, download, (pre)process, index and ingest
satellite data using interoperable processing chains (Giuliani et al. 2017a; Giuliani et al. 2017b). This ensures that the latest images
acquired by satellites are available in the shortest time possible (i.e., typically one day). Currently, the archive is updated daily and
accounts approximately 13,500 scenes corresponding to a total volume of 6 TB and more than 1000 billion observations/pixels. The
WGS 84 coordinate system and the corresponding equi-rectangular projection EPSG:4326 are used. To process these large volumes of
data and developed tailored applications, the SDC provides a Python application programming interface (API) that enables users to
write their own processing algorithms. This API is accessible through Jupyter Notebooks, an interactive web-based programming in-
terface that can be used for combining software code, algorithm output and explanatory text. Consequently, using these capabilities,
dedicated analysis workflows have been implemented as Python scripts to produce yearly minimum snow cover maps and probabili-
ties to find snow in the studied area.

2.2. Yearly minimum snow cover maps production
In order to detect permanent snow/ice fields, we chose to use with the Normalized-Difference Snow Index (NDSI), which is a com-

monly used method for snow/ice detection (Dietz et al., 2012; Frau et al., 2018; Crane and Anderson 1984). This index is based on the
potential for distinguishing snow from other land cover and clouds through differences in the spectral signatures of these elements in
the visible and infrared wavelengths. Specifically, this index is a measure of the relative magnitude of the difference in reflectance be-
tween the visible (usually green) and the shortwave infrared (usually SWIR) and is calculated as follows (Hall and Riggs, 2011):

NDSI = (Green – SWIR) / (Green + SWIR) (2)

We used the Snow Observations from Space (SOfS) algorithm to compute snow cover extension (Frau et al., 2018; Poussin et al.,
2019) and produce frequencies of observations (Giuliani et al., 2020). SOfS is implemented as a Python script available in Jupyter
Notebook, an interactive web-based programming interface, for extracting and processing satellite data from the SDC. First, the script
specifies the area and periods of interest to build an initial dataset, using a bounding box covering the whole canton of Valais as well
as its border zones (Longitude: 6.77–8.47 Longitude; Latitude 45.85–46.66). The dataset covers a times series ranging from 1984 to
2018 (for Landsat) and 2015–2018 (for Sentinel-2). For each year, we selected the August to September timeframe as it corresponds
to the annual period of maximum snow retreat according to the observations of the archaeologists of the Office of the Canton of
Valais. The August-September images of each year are summarized in mosaics using the NDSI median, to avoid effects caused by ex-
treme values (e.g., important occasional snowfalls). Mosaics were created from at least 12 images (except 1984 with only 8 images).
To avoid misclassification, the algorithm also includes a data cleaning step to identify cloud and no-data pixels using the Pixel Quality
Assurance (pixel_qa) band that is provided in the SDC (https://www.usgs.gov/core-science-systems/nli/landsat/landsat-sr-derived-
spectral-indices-pixel-quality-band). This band is produced during the surface reflectance (e.g., L2 products) of the pre-processing
workflow (e.g., before ingestion in the SDC). It provides indication on pixels affected by instrument defects or subject to cloud conta-

https://www.usgs.gov/core-science-systems/nli/landsat/landsat-sr-derived-spectral-indices-pixel-quality-band
https://www.usgs.gov/core-science-systems/nli/landsat/landsat-sr-derived-spectral-indices-pixel-quality-band
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mination (USGS 2017; 2019). Whilst snow can be identified through NDSI values above a threshold of 0.2–0.5, we selected an inter-
mediate value of 0.4 which is a reasonable choice to obtain good results (Crawford et al., 2013; Riggs et al. 2006; Selkowitz and
Forster 2016). Thus, resulting images are classified in three values: Not-a-Number “NaN” for clouds and no data, 0 for NDSI median
values < 0.4 (“no snow”) and 1 for NDSI median values > 0.4 (“snow”). Finally, as NDSI cannot properly discriminate between
snow and water, we filtered the data using a mask of water surfaces with a coarse resolution of 30 m. We then assigned the “NaN”
value to the water pixels. The final output is a yearly raster file classified as snow/no-snow corresponding to the minimum snow cover
extension (supplementary material 3 and 4).

2.3. Probability to find snow
Using the outputs of the previous step, we also computed a raster of probability of snow presence for the whole 1984–2018 period

(supplementary material 5). This was obtained by dividing, for each pixel, the sum of years with the “snow” value by the sum of years
unequal to cloud, water or no data values.

Snow probability = Σ(years = snow)/ Σ(years ≠ cloud, water,NaN) (3)

The same calculation was also applied on two temporal subsets (1984–2002 and 2003–2018) to produce a difference map, which of-
fers an insight on recent snow cover evolution, especially regarding zones with formerly known or suspected archaeological potential.
We chose 2003 as a splitting point for the two subsets, as this year was characterized by an exceptional ice loss of alpine glaciers
(Zemp and PaulHoelzle, 2008).

The quality of the snow probability per pixel/year can be evaluated through the number of images used to create the annual mo-
saic and the number of pixels in “NaN” (cloud/water/no data). Given that the use of the median excludes extreme values, the bias of a
mapping based on a small number of images taken during unrepresentative and punctual snow events may have been reduced in most
of cases. Since the number of available images is increasing (notably because only one satellite was in operation between 1984 and
1999) and the number of cloud/no data pixels is decreasing along the series, the reliability of mapping is improving over time
(Poussin et al., 2019).

2.4. Topographic and archaeological data
To identify ice/snow areas with high potential of conservation of archaeological remains, we crossed snow areas from the snow/

no snow products with two topographic criteria. First, snow pixels were crossed with a raster of slopes over 35°, as they are difficult to
access and more likely to be affected by avalanches and snowpack movements. We also crossed snow pixels with a Topographic Posi-
tion Index (TPI) raster (De Reu et al., 2013), in order to identify depressions with stagnant snow accumulation, more likely to pre-
serve artifacts (Hafner 2012). Both slopes and TPI rasters were computed using the Digital Elevation Model (DEM) at 25 m resolution
from the Federal Office for Topography (https://shop.swisstopo.admin.ch/en/products/height_models/dhm25) using QGIS. Finally,
to identify depressions covered by snow, selected pixels are those that satisfy the conditions of having slopes smaller than 35°, having
a TPI <0, and having a probability to find snow <0.

The effectiveness of the resulting raster was then evaluated in the test area of the Annibal Pass, where numerous wood artifacts
were recently collected (see section 3).

3. Results and discussion
The Landsat time series shows a clear decreasing trend of the snow/ice cover during the August-September period. This decreasing

trend can be attributed as a consequence of climate change (C. Marty et al., 2017; Marty, Tilg, and Jonas 2017). Pixels classified as
snow over the 34-year observation period show a decline of around 15%, equivalent to a 45 km2 area (Fig. 2). Summer seasons known
for particularly high temperatures (2003, 2015, 2018) are also clearly visible in the produced dataset. However, the decrease might
be even more important, as the 2017 year shows a very high increase while the recorded average summer temperature for this year is
high (over 15°). While this could be explained by a short and important snow episode, this anomaly may also correspond to calcula-
tion errors but for which the source could not be clearly identified.

The map of difference calculated between the 2003–2018 and 1984–2002 snow probability shows important reductions in snow
cover in some areas (supplementary material 2), such as a length of 600 m at the Findelgletscher towards Zermatt or almost 1 km at
the Aletsch glacier. However, the probability of snow is increasing in some regions, particularly in the Bernese Alps. Understanding
this phenomenon requires further investigations, which are not addressed here. As the Sentinel-2 2015–2018 time series is too scarce
to infer any temporal trend, its spatial resolution offers a better insight on regions of interest and might be more performant for spe-
cific archaeological applications that requires more detailed images.

To assess the suitability of the proposed methodology and obtained results for further use in glacial archaeology, we took a closer
look at a site where archaeological investigation was recently conducted. It is a depression slightly west of the Annibal Pass, between
Valais and Aosta valley (Italy) (supplementary material 1; Fig. 3). The TPI calculated from the 25 m DEM allows identifying this de-
pression. Aerial images, historical maps and field observations allowed determining that the ice field has been declining since its first
known archives. In recent years, only a small area of ice (50 × 20m) with a height of 5–6m has remained, with a clear declining
trend. This is confirmed with the obtained results, as the area shows a decreasing probability of finding snow between the 2003–2018
and 1984–2002 periods.

https://shop.swisstopo.admin.ch/en/products/height_models/dhm25
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Fig. 2. Number of snow pixels at maximum melting.

Fig. 3. Archaeological Potential (AP) map and archaeological wood artifact densities in the test area, located near the Annibal Pass (pixel resolution 25 m). Image: Fed-
eral Office for Topography.

On the highest edges of this depression, more than a hundred carved wood fragments, presumably dating from Roman times were
discovered in 2016 (Andermatten and Pignolet 2016). They are currently being dated and their function remains unknown as they
could correspond either to marking stakes for a path or to defensive structure remains.

According to their position, it is assumed that these artifacts have been released from ice for some time and regularly exposed to
the open air, especially since more fragile organic matter such as skins or wool, which are often discovered in such contexts, were not
found. This agrees with our classification based on Landsat imagery, as areas where wood remains were collected are regularly classi-
fied as snow/ice during the earliest years of the dataset (13 years between 1984 and 2002), in contrary of the latest period (4 years be-
tween 2003 and 2017). The Sentinel-2 2015–2018 data also shows that most of the zone was uncovered by snow during recent past
summers.

Consequently, crossing negative values of snow probability difference with TPI <0 and slopes under 35° allows identifying areas
with important loss of former “perennial” and static snow/ice patches (Fig. 3). The resulting product provides an Archaeological Po-
tential (AP) map which is effective for circumscribing zones with a higher potential of current or imminent release of archaeological
remains. Combining the AP map with a density of wood artifacts at the same resolution (25 m) shows that only 12 artifacts out of 159
(7.5%) are outside the snow/ice retreat areas (Fig. 3). Therefore, this approach provides a basis for defining new archaeological pro-
tection areas and may enhance the efficiency of future field research campaigns at high altitudes. Accordingly, the product will be
tested on different selected areas during survey campaigns in the next summers.

Currently, the proposed methodology entirely relies on optical imagery that may be affected by the presence of clouds and there-
fore can influence results either by hiding the observed area or by impending effective discrimination of snow and clouds. To over-
come this issue, the use of Synthetic-Aperture Radar (SAR) imagery can be beneficial as it is not affected by clouds, can easily detect
snow and offer a mean to identify snow melting areas (Small et al., 2013).
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4. Conclusions
Using remotely-sensed satellite time-series data, the proposed methodology enables a yearly monitoring of ice/snow minimum

cover and provides an innovative tool for identifying perennial snowfields or icefields with an archaeological potential and thus pre-
venting the loss of threatened ancient organic remains, at relatively low costs. It provides a tool for systematic surveys planning as
well as a valuable basis for the definition of archaeological protection areas. In addition, this approach method may contribute to
broadening the scope of the SDC initiative to a field larger than environmental sciences and, more generally, will contribute to the
current challenge of enhancing existing geospatial data.

Funding
This research did not receive any specific grant from funding agencies in the public, commercial, or not-for-profit sectors.

Ethical statement
The authors declare that all ethical practices have been followed in relation to the development, writing, and publication of our ar-

ticle « Identifying areas of archaeological potential in the Swiss Alps using remotely-sensed snow cover maps time-series ».

Author statement
Camille Cornut: Conceptualization, Methodology, Implementation, Investigation, Validation Writing- Original draft preparation

Sylvain Ozainne: Methodology, Writing- Reviewing and Editing Charlotte Poussin: Methodology, Writing- Reviewing and Editing
Romain Andenmatten: Methodology, Writing- Reviewing and Editing Gregory Giuliani: Supervision, Methodology, Writing- Re-
viewing and Editing.

Declaration of competing interest
The authors declare that they have no known competing financial interests or personal relationships that could have appeared to

influence the work reported in this paper.

Data availability
Data will be made available on request.

Acknowledgments
The views expressed in the paper are those of the authors and do not necessarily reflect the views of the institutions they belong to.

The authors would like to thank the Swiss Federal Office for the Environment (FOEN) for their financial support to the Swiss Data
Cube. Results of this publication are partly or fully relying on the Swiss Data Cube (http://www.swissdatacube.org), operated and
maintained by UN Environment/GRID-Geneva, the University of Geneva, the University of Zurich and the Swiss Federal Institute for
Forest, Snow, and Landscape Research WSL.

Appendix A. Supplementary data
Supplementary data to this article can be found online at https://doi.org/10.1016/j.rsase.2022.100838.

References
Adler, Carolina, Palazzi, Elisa, Kulonen, Aino, Balsiger, Jörg, Guido, Colangeli, Douglas, Cripe, Nathan Forsythe, et al., 2018. Monitoring mountains in a changing

world: new horizons for the global network for observations and information on mountain environments (GEO-GNOME). Mt. Res. Dev. 38 (3), 265–269. https://
doi.org/10.1659/MRD-JOURNAL-D-8-00065.1.

Alexakis, D., Agapiou, Athos, Hadjimitsis, D., Sarris, Apostolos, 2012. Remote sensing applications in archaeological research. Remote Sens. Appl. 435–462.
Andrews, Thomas, D., Mackay, G.L.E.N., Andrew, L.E.O.N., 2012. Archaeological investigations of alpine ice patches in the Selwyn mountains, Northwest Territories,

Canada. Arctic 65, 1–21.
Bassier, Maarten, Vincke, Stan, De Lima Hernandez, Roberto, Vergauwen, Maarten, 2018. An overview of innovative heritage deliverables based on remote sensing

techniques. Rem. Sens. 10 (10), 1607. https://doi.org/10.3390/rs10101607.
Beniston, M., Farinotti, D., Stoffel, M., Andreassen, L.M., Coppola, E., Eckert, N., Fantini, A., et al., 2018. The European mountain cryosphere: a review of its current

state, trends, and future challenges. Cryosphere 12 (2), 759–794. https://doi.org/10.5194/tc-12-759-2018.
Berger, Michael, Moreno, Jose, Johannessen, Johnny A., Levelt, Pieternel F., Hanssen, Ramon F., 2012. ESA’s Sentinel missions in support of Earth system science. Rem.

Sens. Environ. Sentinel Missions - New Opportunities Sci. 120 (May), 84–90. https://doi.org/10.1016/j.rse.2011.07.023.
Berman, Ethan E., Bolton, Douglas K., Coops, Nicholas C., Mityok, Zoltan K., Stenhouse, Gordon B., Dan, R.D.(, Moore, 2018. Daily estimates of Landsat fractional snow

cover driven by MODIS and dynamic time-warping. Rem. Sens. Environ. 216 (October), 635–646. https://doi.org/10.1016/j.rse.2018.07.029.
Mountain Research Initiative EDW Working Group, Pepin, N., Bradley, R.S., Diaz, H.F., Baraer, M., Caceres, E.B., Forsythe, N., et al., 2015. Elevation-dependent

warming in mountain regions of the world. Nat. Clim. Change 5 (5), 424–430. https://doi.org/10.1038/nclimate2563.
Chatenoux, Bruno, Richard, Jean-Philippe, Small, David, Roeoesli, Claudia, Wingate, Vladimir, Poussin, Charlotte, Rodila, Denisa, et al., 2021. The Swiss data Cube,

analysis Ready data archive using Earth observations of Switzerland. Sci. Data 8 (1), 295. https://doi.org/10.1038/s41597-021-01076-6.
Crane, R.G., Anderson, M.R., 1984. Satellite discrimination of snow/cloud surfaces. Int. J. Rem. Sens. 5 (1), 213–223. https://doi.org/10.1080/01431168408948799.
Crawford, Christopher J., Manson, Steven M., Bauer, Marvin E., Hall, Dorothy K., 2013. Multitemporal snow cover mapping in mountainous terrain for Landsat climate

data record development. Rem. Sens. Environ. 135 (August), 224–233. https://doi.org/10.1016/j.rse.2013.04.004.
Curdy, Philippe, Nicod, Pierre-Yves, 2019. Franchir les cols et exploiter les ressources d’altitude. Bulletin de l’Académie suisse des sciences humaines et sociales 2,

42–44.

http://www.swissdatacube.org/
https://doi.org/10.1016/j.rsase.2022.100838
https://doi.org/10.1659/MRD-JOURNAL-D-8-00065.1
https://doi.org/10.1659/MRD-JOURNAL-D-8-00065.1
http://refhub.elsevier.com/S2352-9385(22)00146-X/sref2
http://refhub.elsevier.com/S2352-9385(22)00146-X/sref3
http://refhub.elsevier.com/S2352-9385(22)00146-X/sref3
https://doi.org/10.3390/rs10101607
https://doi.org/10.5194/tc-12-759-2018
https://doi.org/10.1016/j.rse.2011.07.023
https://doi.org/10.1016/j.rse.2018.07.029
https://doi.org/10.1038/nclimate2563
https://doi.org/10.1038/s41597-021-01076-6
https://doi.org/10.1080/01431168408948799
https://doi.org/10.1016/j.rse.2013.04.004
http://refhub.elsevier.com/S2352-9385(22)00146-X/sref12
http://refhub.elsevier.com/S2352-9385(22)00146-X/sref12


Remote Sensing Applications: Society and Environment 28 (2022) 100838

7

C. Cornut et al.

De Reu, Jeroen, Bourgeois, Jean, Bats, Machteld, Zwertvaegher, Ann, Gelorini, Vanessa, Philippe De Smedt, Chu, Wei, et al., 2013. Application of the topographic
position index to heterogeneous landscapes. Geomorphology 186 (March), 39–49. https://doi.org/10.1016/j.geomorph.2012.12.015.

Dhu, Trevor, Giuliani, Gregory, Juárez, Jimena, Kavvada, Argyro, Killough, Brian, Merodio, Paloma, Minchin, Stuart, Ramage, Steven, 2019. National open data cubes
and their contribution to country-level development policies and practices. Data 4 (4), 144. https://doi.org/10.3390/data4040144.

Dietz, Andreas Juergen, Kuenzer, Claudia, Gessner, Ursula, Dech, Stefan, 2012. Remote sensing of snow – a review of available methods. Int. J. Rem. Sens. 33 (13),
4094–4134. https://doi.org/10.1080/01431161.2011.640964.

Frau, L., Rizvi, S.R., Chatenoux, B., Poussin, C., Richard, J., Giuliani, G., 2018. Snow observations from Space: an approach to map snow cover from three decades of
Landsat imagery across Switzerland. In: IGARSS 2018 - 2018 IEEE International Geoscience and Remote Sensing Symposium. pp. 8663–8666. https://doi.org/
10.1109/IGARSS.2018.8518394.

Gascoin, Simon, Grizonnet, Manuel, Bouchet, Marine, Salgues, Germain, Olivier, Hagolle, 2019. Theia snow collection: high-resolution operational snow cover maps
from Sentinel-2 and Landsat-8 data. Earth Syst. Sci. Data 11 (2), 493–514. https://doi.org/10.5194/essd-11-493-2019.

Gascoin, Simon, Zacharie Barrou, Dumont, Deschamps-Berger, César, Marti, Florence, Salgues, Germain, Juan Ignacio, López-Moreno, Revuelto, Jesús, Michon,
Timothée, Paul, Schattan, Olivier, Hagolle, 2020. Estimating fractional snow cover in open terrain from Sentinel-2 using the normalized difference snow index.
Rem. Sens. 12 (18), 2904. https://doi.org/10.3390/rs12182904.

Giuliani, Gregory, Bruno, Chatenoux, De Bono, Andrea, Rodila, Denisa, Richard, Jean-Philippe, Allenbach, Karin, Dao, Hy, Pascal, Peduzzi, 2017a. Building an Earth
observations data Cube: lessons learned from the Swiss data Cube (SDC) on generating analysis Ready data (ARD). Big Earth Data 1 (1), 1–18. https://doi.org/
10.1080/20964471.2017.1398903.

Giuliani, Gregory, Dao, Hy, De Bono, Andrea, Bruno, Chatenoux, Allenbach, Karin, De Laborie, Pierric, Rodila, Denisa, Alexandris, Nikos, Pascal, Peduzzi, 2017b. Live
monitoring of Earth surface (LiMES): a framework for monitoring environmental changes from Earth observations. Rem. Sens. Environ. https://doi.org/10.1016/
j.rse.2017.05.040.

Giuliani, G., Chatenoux, B., Honeck, E., Richard, J., 2018. Towards Sentinel-2 analysis Ready data: a Swiss data Cube perspective. In: IGARSS 2018 - 2018 IEEE
International Geoscience and Remote Sensing Symposium. pp. 8659–8662. https://doi.org/10.1109/IGARSS.2018.8517954.

Giuliani, Gregory, Egger, Elvire, Italiano, Julie, Poussin, Charlotte, Richard, Jean-Philippe, Bruno, Chatenoux, 2020. Essential variables for environmental monitoring:
what are the possible contributions of Earth observation data cubes? Data 5 (4), 100. https://doi.org/10.3390/data5040100.

Grosjean, Martin, Suter, Peter J., Trachsel, Mathias, Wanner, Heinz, 2007. Ice-borne prehistoric finds in the Swiss Alps reflect holocene glacier fluctuations. J. Quat. Sci.
22 (3), 203–207. https://doi.org/10.1002/jqs.1111.

Hafner, Albert, 2012. Archaeological discoveries on Schnidejoch and at other ice sites in the European Alps. Arctic 65, 189–202.
Hall, Dorothy K., Riggs, George A., 2011. Normalized-difference snow index (NDSI). In: Singh, Vijay P., Singh, Pratap, Haritashya, Umesh K. (Eds.), Encyclopedia of

Snow, Ice and Glaciers. Springer Netherlands, Dordrecht. https://doi.org/10.1007/978-90-481-2642-2_376779–80.
Härer, Stefan, Bernhardt, Matthias, Siebers, Matthias, Schulz, Karsten, 2018. On the need for a time- and location-dependent estimation of the NDSI threshold value for

reducing existing uncertainties in snow cover maps at different scales. Cryosphere 12 (5), 1629–1642. https://doi.org/10.5194/tc-12-1629-2018.
Howey, Meghan C.L., Sullivan, Franklin B., Brouwer Burg, Marieka, Palace, Michael W., 2020. Remotely sensed big data and iterative approaches to cultural feature

detection and past Landscape process analysis. J. Field Archaeol. 45 (Suppl. 1), S27–S38. https://doi.org/10.1080/00934690.2020.1713435.
Hüsler, F., Jonas, T., Riffler, M., Musial, J.P., Wunderle, S., 2014. A satellite-based snow cover climatology (1985–2011) for the European Alps derived from AVHRR

data. Cryosphere 8 (1), 73–90. https://doi.org/10.5194/tc-8-73-2014.
Karbou, Fatima, Veyssière, Gaëlle, Coleou, Cécile, Dufour, Anne, Gouttevin, Isabelle, Durand, Philippe, Gascoin, Simon, Grizonnet, Manuel, 2021. Monitoring wet snow

over an alpine region using Sentinel-1 observations. Rem. Sens. 13 (3), 381. https://doi.org/10.3390/rs13030381.
Kaufmann, B., 1996. The corpse from the porchabella-glacier in the Grisons, Switzerland (Community of Bergün). In: Human Mummies, edited by Konrad Spindler,

Harald Wilfing, Elisabeth Rastbichler-Zissernig, Dieter zur Nedden, and Hans Nothdurfter, 239–46. The Man in the Ice. Springer, Vienna. https://doi.org/10.1007/
978-3-7091-6565-2_23.

Li, Xinghua, Jing, Yinghong, Shen, Huanfeng, Zhang, Liangpei, 2019. The recent developments in cloud removal approaches of MODIS snow cover product. Hydrol.
Earth Syst. Sci. 23 (5), 2401–2416. https://doi.org/10.5194/hess-23-2401-2019.

Luo, Lei, Wang, Xinyuan, Guo, Huadong, Lasaponara, Rosa, Zong, Xin, Nicola Masini, Wang, Guizhou, et al., 2019. Airborne and spaceborne remote sensing for
archaeological and cultural heritage applications: a review of the century (1907–2017). Rem. Sens. Environ. 232 (October), 111280. https://doi.org/10.1016/
j.rse.2019.111280.

Marty, Christoph, Anna-Maria, Tilg, Jonas, Tobias, 2017. Recent evidence of large-scale receding snow water equivalents in the European Alps. J. Hydrometeorol. 18
(4), 1021–1031. https://doi.org/10.1175/JHM-D-16-0188.1.

Marty, C., Schlögl, S., Bavay, M., Lehning, M., 2017. How much can we save? Impact of different emission scenarios on future snow cover in the Alps. Cryosphere 11 (1),
517–529. https://doi.org/10.5194/tc-11-517-2017.

Poussin, Charlotte, Guigoz, Yaniss, Palazzi, Elisa, Terzago, Silvia, Bruno, Chatenoux, Giuliani, Gregory, 2019. Snow cover evolution in the gran paradiso national park,
Italian Alps, using the Earth observation data Cube. Data 4 (4), 138. https://doi.org/10.3390/data4040138.

Richon, Eschmann, Muriel, Ralph Lugon, Rogers, Stephanie R., Curdy, Philippe (Eds.), 2016. Evaluation du potentiel archéologique sur les cols des Alpes pennines et
lépontines (canton du Valais, Suisse). Bulletin d’études préhistoriques et archéologiques alpines 27, 247–262.

Rogers, Stephanie R., Fischer, Mauro, Huss, Matthias, 2014. Combining glaciological and archaeological methods for Gauging glacial archaeological potential. J.
Archaeol. Sci. 52 (December), 410–420. https://doi.org/10.1016/j.jas.2014.09.010.

Selkowitz, David J., Forster, Richard R., 2016. An automated approach for mapping persistent ice and snow cover over high latitude regions. Rem. Sens. 8 (1), 16.
https://doi.org/10.3390/rs8010016.

Small, David, Miranda, Nuno, Tracy, Ewen, Jonas, Tobias, 2013. Reliably flattened radar backscatter for wet snow mapping from wide-swath sensors. In: ESA - SP,
Online. European Space Agency * Communication Department, Edinburgh, Scotland. https://doi.org/10.5167/uzh-96170.

Thornton, James M., Palazzi, Elisa, Pepin, Nicolas C., Cristofanelli, Paolo, Essery, Richard, Kotlarski, Sven, Giuliani, Gregory, et al., 2021. Toward a definition of
essential mountain climate variables. One Earth, June. https://doi.org/10.1016/j.oneear.2021.05.005.

Truckenbrodt, John, Freemantle, Terri, Williams, Chris, Jones, Tom, Small, David, Dubois, Clémence, Thiel, Christian, Rossi, Cristian, Syriou, Asimina, Giuliani,
Gregory, 2019. Towards Sentinel-1 SAR analysis-ready data: a best practices assessment on preparing backscatter data for the Cube. Data 4 (3), 93. https://doi.org/
10.3390/data4030093.

Zemp, Michael, Paul, F., Hoelzle, M., Haeberli, W., Orlove, B., et al., 2008. Glacier fluctuations in the European Alps, 1850–2000: an overview and spatio-temporal
analysis of available data. In: Darkening Peaks: Glacier Retreat, Science, and Society, 152–67. University of California Press, Berkeley, US. https://doi.org/
10.5167/uzh-9024.

Zhu, Zhe, Wulder, Michael A., Roy, David P., Woodcock, Curtis E., Hansen, Matthew C., Radeloff, Volker C., Healey, Sean P., et al., 2019. Benefits of the free and open
Landsat data policy. Rem. Sens. Environ. 224 (April), 382–385. https://doi.org/10.1016/j.rse.2019.02.016.

https://doi.org/10.1016/j.geomorph.2012.12.015
https://doi.org/10.3390/data4040144
https://doi.org/10.1080/01431161.2011.640964
https://doi.org/10.1109/IGARSS.2018.8518394
https://doi.org/10.1109/IGARSS.2018.8518394
https://doi.org/10.5194/essd-11-493-2019
https://doi.org/10.3390/rs12182904
https://doi.org/10.1080/20964471.2017.1398903
https://doi.org/10.1080/20964471.2017.1398903
https://doi.org/10.1016/j.rse.2017.05.040
https://doi.org/10.1016/j.rse.2017.05.040
https://doi.org/10.1109/IGARSS.2018.8517954
https://doi.org/10.3390/data5040100
https://doi.org/10.1002/jqs.1111
http://refhub.elsevier.com/S2352-9385(22)00146-X/sref24
https://doi.org/10.1007/978-90-481-2642-2_376
https://doi.org/10.5194/tc-12-1629-2018
https://doi.org/10.1080/00934690.2020.1713435
https://doi.org/10.5194/tc-8-73-2014
https://doi.org/10.3390/rs13030381
https://doi.org/10.1007/978-3-7091-6565-2_23
https://doi.org/10.1007/978-3-7091-6565-2_23
https://doi.org/10.5194/hess-23-2401-2019
https://doi.org/10.1016/j.rse.2019.111280
https://doi.org/10.1016/j.rse.2019.111280
https://doi.org/10.1175/JHM-D-16-0188.1
https://doi.org/10.5194/tc-11-517-2017
https://doi.org/10.3390/data4040138
http://refhub.elsevier.com/S2352-9385(22)00146-X/sref36
http://refhub.elsevier.com/S2352-9385(22)00146-X/sref36
https://doi.org/10.1016/j.jas.2014.09.010
https://doi.org/10.3390/rs8010016
https://doi.org/10.5167/uzh-96170
https://doi.org/10.1016/j.oneear.2021.05.005
https://doi.org/10.3390/data4030093
https://doi.org/10.3390/data4030093
https://doi.org/10.5167/uzh-9024
https://doi.org/10.5167/uzh-9024
https://doi.org/10.1016/j.rse.2019.02.016

	Identifying areas of archaeological potential in the Swiss Alps using satellite-derived time-series of snow cover estimates
	1. Introduction
	2. Methodology & implementation
	2.1. Accessing and processing Landsat 5-7-8 and Sentinel-2 satellite imagery
	2.2. Yearly minimum snow cover maps production
	2.3. Probability to find snow
	2.4. Topographic and archaeological data

	3. Results and discussion
	4. Conclusions
	Funding
	Ethical statement
	Author statement
	Acknowledgments
	References


	fld43: 
	fld44: 
	fld127: 
	fld155: 
	fld156: 


